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Empirical leucine‑to‑carbon 
conversion factors in north‑eastern 
Atlantic waters (50–2000 m) 
shaped by bacterial community 
composition and optical signature 
of DOM
C. Pamela Orta‑Ponce1,2*, Tamara Rodríguez‑Ramos1, Mar Nieto‑Cid1,3, Eva Teira4, 
Elisa Guerrero‑Feijóo1, Antonio Bode1 & Marta M. Varela1

Microbial heterotrophic activity is a major process regulating the flux of dissolved organic matter 
(DOM) in the ocean, while the characteristics of this DOM strongly influence its microbial utilization 
and fate in the ocean. In order to broaden the vertical resolution of leucine‑to‑carbon conversion 
factors (CFs), needed for converting substrate incorporation into biomass production by heterotrophic 
bacteria, 20 dilution experiments were performed in the North Atlantic Ocean. We found a 
depth‑stratification in empirical CFs values from epipelagic to bathypelagic waters (4.00 ± 1.09 to 
0.10 ± 0.00 kg C mol  Leu−1). Our results demonstrated that the customarily used theoretical CF of 
1.55 kg C mol  Leu−1 in oceanic samples can lead to an underestimation of prokaryotic heterotrophic 
production in epi‑ and mesopelagic waters, while it can overestimate it in the bathypelagic ocean. 
Pearson correlations showed that CFs were related not only to hydrographic variables such as 
temperature, but also to specific phylogenetic groups and DOM quality and quantity indices. 
Furthermore, a multiple linear regression model predicting CFs from relatively simple hydrographic 
and optical spectroscopic measurements was attempted. Taken together, our results suggest that 
differences in CFs throughout the water column are significantly connected to DOM, and also reflect 
differences linked to specific prokaryotic groups.

Heterotrophic bacteria are key in the cycling of dissolved organic matter (DOM) because they are major consum-
ers and transformers of the DOM pool in the  ocean1, which in turn supports the metabolic activities and growth 
of  bacterioplankton2. Thus, prokaryotic heterotrophic production (PHP) is a strategic variable for evaluating the 
relevance of heterotrophic bacterioplankton in the ocean carbon  cycling1,3,4. However, PHP cannot be measured 
directly and is rather estimated from related metabolic processes. The most widespread method for PHP estima-
tion, due to its high sensitivity and reduced incubation time, is the measurement of the incorporation rate of 
radiolabeled amino acids, such as 3H-leucine5. From leucine incorporation rates (LIR), PHP can be transformed 
into carbon units by using a conversion factor (CF)6. A theoretical CF of 1.55 kg C mol  Leu−1, assuming no iso-
tope dilution, and based on average protein and carbon content of bacterial cells, has been traditionally used for 
ocean  waters6. However, while the relation between substrate incorporation and carbon produced is  variable7, 
this theoretical CF is a constant. Hence, the variability of protein and carbon content in bacterial cells growing 
in different environments (e.g., coastal vs. oceanic systems, and/or surface vs. deep waters) is not accounted 
for, potentially leading to misinterpretation of the resultant PHP estimates. Hitherto, most of the experiments 
that have been developed to determine in situ empirical CFs (eCFs) were carried out in epipelagic, open-ocean 
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 waters3,8–10. Those eCFs were found to be highly variable, both  seasonally9 and spatially, throughout the global 
 ocean3. Most importantly, marine microbiologists deal with the limited availability of eCFs estimates from 
deep marine ecosystems: there are only a few studies in mesopelagic  waters11,12, while no eCFs are available for 
bathypelagic waters. Additionally, there is lack of studies concurrently measuring eCFs, DOM and the taxonomic 
composition of the microbial community allowing to examine the link among these variables.

Depth-dependent biogeographical patterns of CFs, and in turn PHP, are likely dependent on both the avail-
ability of substrates for prokaryotic activity as well as on the capability of certain microorganisms to use those 
resources depending on their nature and  quality13. Therefore, the composition of the DOM pool may have a 
role in shaping bacterial community structure and vice  versa14,15, and these factors likely influence PHP, as well. 
However, the relationship between microorganisms diversity and DOM is still poorly understood and, conse-
quently, their impact on CFs, and ultimately on the ocean carbon cycle.

DOM can be characterized by its optical properties: on the one hand, part of the DOM absorbs light and 
constitutes the chromophoric DOM (CDOM); on the other, the fluorescent DOM (FDOM) is the fraction of 
the CDOM which emits fluorescence when it is  irradiated16,17. The CDOM absorption coefficients at 254 nm 
(a254), 340 nm (a340) and 365 nm (a365) provide information about the reactivity/complexity of molecules 
within the DOM  pool15. Albeit the ecological significance of these indices is still unclear, the DOM conjugation/
aromaticity increases with the  wavelength17, so that absorption coefficients at wavelengths higher than 300 nm 
would gather information related to molecules more complex/aromatic15. In addition, the spectral slope between 
275 and 295 nm (s275-295), a proxy of DOM molecular weight, has been used to relate the optical properties of 
DOM with marine microorganisms and its biological  bioreactivity16. FDOM measurements at specific excitation/
emission wavelength pairs also provide information on humic-like marine substances (peak M, refractory DOM 
resistant to microbial degradation) and protein-like molecules (peak T, freshly-produced labile DOM)15,18. From 
previous studies, it has been suggested that bacterial community structure is vertically stratified and that these 
patterns are linked to DOM optical  properties4,15,19.

In this work, vertical variability of the eCFs was concomitantly studied with bacterial diversity and the optical 
signature of DOM at two stations near Cape Finisterre (North Atlantic Ocean off Galicia; NW Iberian Peninsula) 
and Santander (Bay of Biscay). The NW Iberian upwelling system off the Galician coast is a very dynamic area 
characterized by seasonal upwelling pulses of variable annual  intensity20, which support both offshore export 
and sinking fluxes of organic  matter21. Mixing of different water masses reaches down to the mesopelagic layer 
that flows northwards along the western Iberian  Peninsula22. Comparatively, in the Santander section, in the 
eastern limit of the upwelling region, the upwelling events are usually shorter and reach lower intensities than 
off the Galician  coast23.

The main objectives of this work are: (1) to empirically determine in situ eCFs for different depth layers: epipe-
lagic (< 100 m), upper mesopelagic (100–450 m), lower mesopelagic (450–1000 m) and bathypelagic (> 1000 m) 
waters, in the North Atlantic Ocean, and (2) to explore the potential relationship of eCFs with the optical signa-
ture of DOM and bacterial community composition.

Results
Hydrographic characterization of the study area. The location of the sampling stations across both 
sections (Finisterre and Santander) is shown in Fig.  1. At each station, the hydrographic properties found 
throughout the water column (Table 1 and Supplementary Information, Fig. S1) were used to select the sampling 
depths (see Experimental procedures). Hydrographic conditions were similar in both sections, particularly in 
the epipelagic and upper mesopelagic layers. In both sections, lower mesopelagic waters showed the minimum 
oxygen concentration (Oxy) at ~ 950 m related to the signal of the Mediterranean water, characterized by high 
salinity (Sal), particularly apparent in Finisterre (Table 1). In the bathypelagic layer, the lowest temperature and 
salinity, and relatively high mean dissolved oxygen concentration were recorded (Table 1).

Empirical leucine‑to‑carbon CFs and derived PHP throughout the water column. The values 
of the eCFs decreased with depth in both sections (Table 2), ranging from 4.00 to 0.65 in Finisterre and from 
0.43 to 0.10  kg  C  mol   Leu−1 in Santander. Importantly, eCFs determined in epi- and mesopelagic waters of 
Finisterre, were higher than the theoretical CF (1.55 kg C mol   Leu−1), except for the lower mean eCF value 
(1.20 kg C mol  Leu−1) measured at 1000 m depth sample in station 11 (Table 2). Conversely, eCFs in the bathy-
pelagic waters were often lower than the theoretical CF particularly in Santander. Additionally, it is important 
to highlight that eCFs were significantly different between Finisterre and Santander sections (Student’s t-test, 
P < 0.05), and among depths for the Finisterre section (ANOVA, P < 0.5). Consequently, estimating eCFs at dif-
ferent depths and locations is crucial for understanding PHP trends.

PHP (Supplementary Information, Fig. S2) mirrored the variability of LIR and CFs with depth. The theoretical 
PHP (tPHP) displayed a quadratic (log–log) relationship with depth (Fig. 2). Because tPHP is a linear function 
of LIR multiplied by the constant theoretical CF (see Methods), log LIR versus log depth would also fit to a 
quadratic curve (data not shown). Maximum values of empirical PHP (ePHP) were found in the epipelagic and 
upper mesopelagic layers in both sections, being > twofold higher than tPHP. However, for the lower mesopelagic 
waters ePHP was ~ twofold higher in Finisterre but ~ fivefold lower in Santander compared to tPHP estimates. 
Finally, at the bathypelagic layer the constant theoretical CF overestimated PHP in Santander, while there were 
no significant differences in Finisterre between ePHP and tPHP. Hence, a stronger vertical gradient emerged for 
ePHP compared to tPHP at the Santander section (Supplementary Information, Fig. S2). The depth-dependence 
of ePHP was also best resembled by a quadratic than by a linear model (Fig. 2), i.e., the slope of PHP versus 
depth varied with depth. There were no significant differences between averaged empirical and theoretical PHP 
of Finisterre and Santander sections (Student-t test, P > 0.1). However, significant differences were found for the 
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average ePHP at different depth ranges (One-way ANOVA, P < 0.0001), with epipelagic ePHP significantly higher 
than upper and lower mesopelagic, and bathypelagic ePHP (Tukey’s post hoc test, P < 0.001) in both sections. The 
upper and lower mesopelagic, and bathypelagic samples were not significantly different from each other (Tukey’s 
post hoc test, P > 0.1) in Santander, however, significant differences among meso- and bathypelagic waters were 
found in Finisterre (Tukey’s post hoc test, P < 0.01).

Vertical variability in bacterial diversity and community composition. In this study, due to the 
low contribution of archaea (~ 20%,  see19) to total prokaryotic abundance, we assumed that most of the LIR was 
carried out by bacteria. Consequently, only bacterial diversity is considered in the following analyses.

After rarefaction, a total of 91,182 reads were classified into 1,055 and 1,499 amplicon sequence variants 
(ASVs) at stations 11 (Finisterre) and 115 (Santander), respectively. Bacterial diversity showed some geographic 
differences, with the mean value of the Shannon’s index (H’) lower in Finisterre (mean ± sem: 4.26 ± 0.21) than 

Figure 1.  Location of the sampling stations along Finisterre and Santander sections during the MODUPLAN 
0814 cruise. Black dots indicate the stations in which hydrographic features of the water column were measured 
(see Supplementary Information, Fig. S1). The numbers indicate the stations in which leucine incorporation 
rate (LIR) was measured. The experiments to determine empirical leucine-to-carbon conversion factors (eCFs) 
were carried out at biological stations 11, 111 and 115 (highlighted with a red circle). Bacterial diversity and the 
quality and quantity of DOM were determined at stations 11 and 115.

Table 1.  Range of vertical variability of the hydrographic features measured along the Finisterre and 
Santander sections (north-east Atlantic Ocean): potential temperature (Tpot), salinity (Sal) and dissolved 
oxygen concentration (Oxy).

Depth layer Depth (m)

Finisterre Santander

Tpot (°C) Sal Oxy (µmol  kg−1) Tpot (°C) Sal Oxy (µmol  kg−1)

epipelagic  < 100 12.31–20.86 35.54–35.87 215.67–299.42 11.92–21.82 34.68–35.63 207.25–285.64

upper mesopelagic 100–450 11.10–13.55 35.60–35.81 198.74–248.75 10.91–12.31 35.60–35.64 205.96–247.00

lower mesopelagic 450–1000 10.06–11.46 35.59–36.12 178.44–228.41 9.61–11.36 35.60–35.79 183.90–221.31

bathypelagic  > 1000 2.30–11.13 34.90–36.19 179.22–259.89 2.10–9.92 34.90–35.80 184.40–249.56
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in Santander (4.69 ± 0.21) (Fig. S3, and Supplementary Information Table S1). On the contrary, both H’ and the 
estimated ASV richness  (SChao1) did not show a clear vertical pattern (Fig. S3).

The top 37 abundant ASVs/phylotypes (relative abundance > 1%; Fig. S3), with relatively similar vertical 
distributions at both stations, showed different trends among them. The ASVs belonging to SAR324, SAR202, 
and the group JL-ETNP-F27 were almost absent within epi- and upper mesopelagic waters, increasing their 
relative contribution with depth (accounting together for up to 70% and 49% of the total reads in Finisterre and 

Table 2.  Empirical carbon conversion factors (eCFs, kg C mol  Leu−1) determined in stations 111, 11 and 115 
of Finisterre (FIN) and Santander (SAN) sections, respectively. Significant values are in bold. a Values of eCF 
and P value per experiment curve. Significant experiments (P value threshold, P < 0.1) were considered for 
calculating mean eCF values per sample. b Number of experiments and mean eCF values per sample. c Final eCF 
values per depth. *This experiment curve was not used in this study as the regression was not significant.

sect st Depth range Depth (m)
eCF (± se)a (kg C mol 
 Leu−1) Pa nb

eCF (± se)b (kg C mol 
 Leu−1)

eCF (± se)c (kg C mol 
 Leu−1)

FIN 111
epipelagic 50 3.91 (± 0.45) 0.0003 1 3.91 (± 0.45) 3.91 (± 0.45)

Upper mesopelagic 100 4.00 (± 1.09) 0.0573 1 4.00 (± 1.09) 4.00 (± 1.09)

FIN 11

Lower mesopelagic 500 2.12 (± 0.43) 0.0378 1 2.12 (± 0.43) 2.12 (± 0.43)

Lower mesopelagic 1000_a

1.58 (± 0.36) 0.0473

3 1.19 (± 0.22)

1.39 (± 0.21)

0.96 (± 0.15) 0.0033

1.03 (± 0.15) 0.0020

Lower mesopelagic 1000_b

0.78 (± 0.16) 0.0340

2 1.59 (± 0.20)2.40 (± 0.24) 0.0020

0.87(± 0.65)* 0.2705*

bathypelagic 2000

1.78 (± 0.33) 0.0057

3 1.50 (± 0.25) 1.50 (± 0.25)0.65 (± 0.27) 0.0515

2.08 (± 0.75) 0.0512

SAN 115

Lower mesopelagic 500

0.43 (± 0.13) 0.0260

3 0.31 (± 0.07) 0.31 (± 0.07)0.30 (± 0.05) 0.0040

0.21 (± 0.03) 0.0039

Lower mesopelagic 1000

0.43 (± 0.09) 0.0057

3 0.31 (± 0.08) 0.31 (± 0.08)0.36 (± 0.11) 0.0305

0.14 (± 0.04) 0.0195

bathypelagic 2000
0.11 (± 0.04) 0.0483

2 0.10 (± 0.02) 0.10 (± 0.02)
0.09 (± 0.00) 0.0075

Figure 2.  Log–log relationship between depth (m) and PHP (μmol C  m−3  d−1), derived from empirical and 
theoretical conversion factors (ePHP in fuchsia and tPHP in light blue, respectively). Dashed and solid lines 
represent, respectively, linear and quadratic models fitted to data. Akaike’s Information Criterion (AIC, in 
brackets) was used for the selection of the best fitted model (lower AIC). For theoretical estimates, the linear 
model was y = − 1.08x + 2.43  (R2 = 0.75) [AIC = 232.11], and the quadratic model was y = -0.33x2 + 0.35x + 1.19 
 (R2 = 0.80) [AIC = 200.80]; for empirical PHP, the fitted linear model was y = 1.48x + 3.40  (R2 = 0.76) 
[AIC = 311.05], and the quadratic model was y = 0.55x2 + 0.88x + 1.33  (R2 = 0.84) [AIC = 258.84].
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Santander in bathypelagic waters). Other ASVs/phylotypes, such as Actinobacteria, Gammaproteobacteria (such 
as SAR86, SUP05_2 and Gammaproteobacteria_Others) showed the opposite trend. Other phylotypes, such as 
SAR406 and those belonging to Alphaproteobacteria (green tones, Fig. S4) did not show a clear trend throughout 
the water column. Interestingly, a few groups showed opposite patterns between stations. For instance, Plancto-
mycetes were notably abundant at 250, 500 and 2750 m in Finisterre, while this phylum was hardly ever present 
in mesopelagic waters but it was an important member of bathypelagic communities in Santander. Finally, both 
stations displayed a mean relative contribution of the group Others (composed of ASVs in very low abundance, 
accounting for < 1% of total number of reads even after adding them up at Phylum level), higher in bathy- and 
lower mesopelagic waters than in epi- and upper mesopelagic waters.

In general, the composition of the bacterial community was similar for both stations (ANOSIM, r = 0.22, 
P = 0.21). However, significant differences arose among epi-, upper and lower-mesopelagic, and bathypelagic 
bacterial communities (ANOSIM, r = 0.57, P = 0.02). Among the 37 abundant ASVs/phylotypes, Actinomarina_1 
and SAR202_Others were the main responsible for the dissimilarities found among communities inhabiting 
those different depth layers (Supplementary Information Table S2). Actinomarina_1 SAR202_Others, SAR324 
(Marine group)_Others and SAR406 contributed to 40% of dissimilarity between epi-, meso- and bathypelagic 
communities while SAR202_1, SAR202_2 and SAR202_3 accounted for 20% of the dissimilarity between upper 
and lower mesopelagic waters.

Vertical variability of DOM. Overall, DOM optical indices showed slightly higher values in Santander 
than in Finisterre, especially in the epipelagic layer (Fig. 3). Besides, they showed greater variability in epi- and 
upper mesopelagic waters, while the profiles were much more uniform throughout lower meso- and bathype-
lagic waters. Dissolved organic carbon (DOC) and DOM optical indices, with the only exception of peak M, 
decreased with depth (Fig. 3A). Both stations showed maximum values of DOC (mean ± sem: 72.7 ± 3.6 and 
81.0 ± 4.1 µmol C  L−1 for Finisterre and Santander, respectively) and peak T (0.76 ± 0.11 and 0.73 ± 0.03 QSU, 
respectively) at the epi-pelagic layer, while the minimum values (50.0 ± 0.8 µmol C  L−1 for DOC and 0.31 ± 0.01 
QSU for peak T in both stations) were found in bathypelagic waters (Fig. 3A). Conversely, peak M increased 
with depth in both stations (from 0.36 to 0.84 ± 0.05 QSU in Finisterre; and from 0.63 to 0.91 ± 0.04 QSU in 
Santander) (Fig. 3A). The DOM absorption coefficient at 254 nm (a254) decreased exponentially with depth, 
ranging from 1.48 ± 0.07   m−1 to 0.83 ± 0.02   m−1 in Finisterre, and from 1.90 ± 0.35   m−1 to 0.93 ± 0.01   m−1 in 
Santander (Fig. 3B). Absorption coefficients at 340 nm (a340) and 365 nm (a365) showed very similar vertical 
trends in both stations, except for epipelagic values. Finally, s275-295 displayed higher vertical variability in the 
upper 1000 m (Fig. 3B).

Relationships between eCFs and hydrography, DOM and bacterial diversity. Significant bivari-
ate correlations were found between eCFs and potential temperature (Tpot) and DOM properties (Table  3). 
Positive correlations were found with peak T and a254, and negative correlations with peak M, and the ratios 
of peak M with peak T, DOC and 254 (Table 3). On the other hand, eCFs did not significantly correlate with 
estimated ASVs richness  (SChao1) nor with H’. However, they were significantly (P ≤ 0.05) related to the cen-
tered log-ratio (CLR) transformed abundance of some specific ASVs/phylotypes (Fig. 4). For instance, for the 
ASVs Actinomarina_1 and Actinomarina_2, and Gimesiaceae, their CLR transformed abundances were best 
described by a positive quadratic model, decreasing for eCFs values < 2 but increasing for eCFs > 2. Oppositely, 
the CLR transformed abundance of Pla3_lineage and SAR324_MGB_1 followed a negative quadratic function 
of eCFs, increasing until eCF ~ 2 to then decrease. In general, these specific taxa greatly determined the observed 
variations in CFs  (R2 > 0.5, P ≤ 0.05) (Supplementary Information, Table S3).

Notwithstanding the limited number of samples, and after testing all possible combinations of our variables 
(including both abundance of specific microbial taxa and DOM composition indices), we obtained a preliminary 
multiple linear regression model to empirically estimate a CF from temperature and DOM humic and protein 
fluorescence values  (R2 = 0.96; P = 0.01; n = 8):

 with P = 0.05 for temperature, P = 0.01 for peak M and peak T, and P = 0.03 for the intercept.

Discussion
A higher spatial resolution of eCF values is required for an accurate estimation of PHP throughout the water 
column. To the best of our knowledge, there are no previous studies estimating empirical leucine-to-carbon 
conversion factors in bathypelagic waters (> 1000 m), and there are very few studies that have investigated their 
relationship with bacterial  diversity3,10. Importantly, none of them has investigated the relationship among CFs, 
bacterial diversity and composition of the DOM pool. A great variability of eCF values (0.09–1.47 kg C mol  Leu−1) 
was previously found at epipelagic waters across the world’s open  oceans3. The eCF values obtained in this 
study were comparable to those found in other coastal and epipelagic waters, such as at the oligotrophic Medi-
terranean Sea during summer stratification (0.29–3.25 kg C mol  Leu−1)24, the Galician coast (0.14–3.55 kg C 
mol  Leu−1)8,25–27, or along an environmental gradient in an estuarine system at the northern South China Sea 
(0.48–1.69 kg C mol  Leu−1)28.

Overall, the eCFs measured in this study (Table 2) were generally higher than those previously reported for the 
same depth range (mean ± sem: 1.16 ± 0.61 kg C mol  Leu−1 11 and 0.55 ± 0.12 kg C mol  Leu−1 12). This fact might 
be likely related to the relatively higher availability of organic substrates in our area of  study21,29–31, especially in 
 Finisterre32, where eCFs were remarkably higher than in Santander for each depth range.

CF = −(0.2± 0.1)Tpot− (16± 3) peakM+ (8± 2) peak T+ (13± 3)
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Figure 3.  Vertical profiles of: (a) dissolved organic carbon (DOC, blue), and fluorescence peaks: peak M (red) 
and peak T (green); (b) absorption coefficients at 254 nm (a254, blue), 340 nm (a340, red) and 365 nm (a365, 
green), and the absorption slope s275-295 (violet), for Finisterre (left) and Santander (right) sections.
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Table 3.  Pearson correlation coefficient (r) for the relationship between eCFs and hydrographic features 
(potential temperature: Tpot; salinity: Sal; dissolved oxygen concentration: Oxy), DOM (dissolved organic 
carbon concentration: DOC; fluorescence peaks: peak M, peak T; absorption coefficients at 254, 340 and 
365 nm: a254, a340, a365; spectral slope between 275 and 295 nm: s275-295) and diversity metrics (ASVs 
richness estimator:  SChao1, and Shannon diversity index: H’). Significant correlations (P < 0.1) are highlighted 
in bold.

Variable group r P

Hydrographic features

Tpot 0.65 0.08

Sal 0.32 0.44

Oxy 0.49 0.22

DOM properties

DOC 0.62 0.10

peak M − 0.85 0.01

peak T 0.66 0.08

a254 0.63 0.10

a340 0.38 0.36

a365 0.45 0.27

s275-295 0.20 0.64

peak M/peak T − 0.86 0.01

peak M/a254 − 0.74 0.04

peak M/DOC − 0.83 0.01

Bacterial diversity

SChao1 − 0.01 0.99

H’ (Shannon) − 0.05 0.90

Figure 4.  Significant relationships (P ≤ 0.05) between the CLR transformed abundance of ASVs/phylotypes and 
the values of eCFs for the corresponding depth range (triangle, epipelagic; diamond, upper mesopelagic; square, 
lower mesopelagic; circle, bathypelagic), in stations 11 (Finisterre, blue) and 115 (Santander, red). The black 
line represents the best quadratic model fitted to data, according to the lowest Akaike’s information criteria (see 
Table S3 in Supplementary Information).  R2 is the coefficient of determination of the fitted model.
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We found the highest eCF values from surface down to 500 m in Finisterre section, which is consistent with 
the higher DOC concentrations measured in epipelagic waters of our study area (Fig. S4) compared to epipelagic 
samples from subtropical north Atlantic waters (54–79 µmol C  L−1, < 200 m)33,34. Indeed, high concentrations 
of labile DOM accumulated in the epipelagic layer during the upwelling  season18, representing 50% of the total 
dissolved organic carbon susceptible of microbial  utilization35, asserting the key contribution of dissolved organic 
matter (DOM) to the export of new primary production in the NW Iberian upwelling system. Eventually, this 
DOM excess produced during the upwelling season support both the offshore export and sinking fluxes of 
organic  matter34,36,37. In fact, our results show that deeper down, at 1000 m, the eCF remained relatively high in 
Finisterre. By contrast, eCFs decreased considerably compared to the theoretical CF in Santander. This circum-
stance could be partially explained by the biogeochemical differences in water masses among Santander and 
Finisterre stations. At ~ 1000 m, we found the high-salinity, low oxygen signature of the Mediterranean water 
(Table 1), with lower DOC concentrations than the water mass immediately above (the North Atlantic Central 
water, 250–900 m)15. In the mesopelagic waters (Mediterranean Water, 1000 m depth and Labrador Sea Water, 
2000 m depth) of the Finisterre section it has been shown an intense water mass  mixing22, resulting in a vertical 
DOM movement, which support higher activity of bacterial communities compared to  Santander19. Overall, at 
the bathypelagic waters of both sections, eCFs estimated in this study were low and similar to those reported 
in oligotrophic  areas11,12 and in bathypelagic waters from subtropical north Atlantic waters with similar DOC 
concentrations (44.07 ± 2.0 µmol C  L−1, > 2000 m)32.

In such a context, we must also take into account that the differences among other CFs estimated in epi- and 
mesopelagic  waters11,12 and our study may be influenced by methodological differences in the experimental 
design. We conducted the manipulation experiments by diluting samples, while Gasol et al.11 diluted and filtered, 
and Baltar et al.12. only filtered. Thus, Gasol et al.11 and Baltar et al.12, by filtering the community throughout 
0.6 µm, may have left out organic matter aggregates, fact that could explain why they reported lower values than 
those found in our study. Then, eCFs appear to be lower when using a combination of filtration and dilution, or 
only filtration, than when using just dilution. This is particularly relevant in our area of study since the North 
Atlantic coast is strongly affected by upwelling events, particularly in Finisterre, transporting organic matter 
from the coast to open-ocean38 where large aggregates might likely be abundant.

Our results have crucial implications for PHP estimation. Overall, this study has demonstrated that the sys-
tematic use of the theoretical CF (1.55 kg C mol  Leu−1)6 would cause an important underestimation of the PHP 
in epi- and upper mesopelagic waters, but a significant overestimation at the bathypelagic layer, particularly in 
the Santander section. This result implies the existence of a much more intense gradient of PHP throughout the 
water column than previously reported. More importantly, our results showed that PHP does not vary linearly 
with depth but its depth-dependence is best described by a quadratic function. Consequently, in epipelagic waters 
(where most of the previous studies were carried out) and bathypelagic waters, PHP values were found to be 
lower than those expected under a linear depth-dependence, while the opposite occurs at the mesopelagic layer. 
This curvature suggests differences in hydrographic and/or physiological constraints operating throughout the 
water column. In oligotrophic environments (and extensively in bathypelagic waters, with relatively low avail-
ability of organic bio-labile substrates), low eCFs are attributed to energy consumption addressed to preserve 
metabolic processes rather than producing bacterial biomass (low PHP), so that leucine respiration is essentially 
destined to maintain the cells  alive28,39. Conversely, in epi- and mesopelagic waters, our results suggest that the 
quantity and quality of organic substrates does not limit bacterial biomass production. Thus, leucine incorpora-
tion could be mainly destined towards biomass production (relatively higher eCFs and PHP) in comparison to 
other open-ocean areas or deep waters.

Assuming that the patterns found for this region can be applied to similar areas such as those under the influ-
ence of upwelling, the differences between empirical and theoretical PHP calculated (Supplementary Information, 
Fig. S2) would greatly influence the estimated carbon fluxes mediated by heterotrophic bacterioplankton activity 
in the ocean. This outcome implies that our current predictions on the role of bacterial remineralization through-
out the water column, and hence, on carbon fluxes between surface and the deep ocean, need to be revised. Our 
results might likely help to reconcile the discrepancy among the amount of carbon sinking out of the surface 
ocean and the biological carbon demand in the dark  ocean40,41 depending on location and depth of the study area.

Importantly, we studied the influence of community composition and DOM properties over eCF values. 
Overall, we did not find a correlation between eCFs and ASV richness  (SChao1) or the Shannon diversity index. 
However, those indices may not reflect whether specific microbial taxa are relevant in the degradation of marine 
 DOM13. Nevertheless, our study displayed shifts in eCF values which might be partially related to several spe-
cific groups. On the one hand, Actinomarina_1, Actinomarina_2, and Gimesiaceae showed positive quadratic 
relationships with eCFs. Our results suggest that these groups may play a key role in determining prokaryotic 
activity, particularly in epipelagic waters. Overall, the higher eCFs found at epipelagic waters could be attrib-
uted to the occurrence of these abundant bacterial phylotypes stimulated by higher amounts of phytoplankton 
exudates and/or also higher temperature (Table 1). On the other hand, Pla3_lineage, and SUP05_Others showed 
high fitted relationships between their average abundance and eCFs, explaining 81% and 78% of their variability, 
respectively. These phylotypes followed a negative, quadratic function with eCFs, which predicts intermediate 
eCFs when these bacterial groups are abundant. These groups were particularly abundant in lower mesopelagic 
waters, which suggest that they might be involved in the degradation of relatively recalcitrant compounds, pre-
dominant in these waters. In the same way, SAR324 and SAR202 (Chloroflexi) which were the most abundant 
groups in both sections at lower mesopelagic and bathypelagic waters, and show strong and weak correlations 
with CFs, respectively, should be related to the oxidation of recalcitrant dissolved organic  matter42 and conse-
quently lower eCFs.

For the first time, our results have also shown that eCFs are shaped not only by depth-related hydrographic 
features and some specific taxa, but also, to a higher extent, by DOM composition. In such a context, peak M 
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revealed as the most relevant variable, with a negative correlation with eCFs (Table 3). Thus, the humic-like 
substances (more reworked/refractory DOM generated as by-products of respiration  processes18, i.e., less bio-
available material) were inversely associated with eCFs, producing lower eCF values when DOM is less labile 
(i.e., bathypelagic waters). Peak T (related to the production of biolabile DOM) and a254 (which is related to 
 DOC33,43 and thus considered a quantity factor) were also positive and significantly related to our eCFs, which 
would indicate that CF values are higher when DOM is likely more bioavailable (i.e., epipelagic waters). On the 
other hand, the significant correlation found between eCFs and the peak M/DOC ratio (and peak M/a254, or 
even peak M/peak T ratios) highlighted the importance of both, quantity (DOM concentration) and quality 
(fluorescence peak M) of organic compounds as controlling factors in the determination of carbon conversion 
factors. Taken together, it presumably implies that different DOM molecular groups and their availability in the 
environment may have an influence in the determination of carbon conversion factors. In this sense, the only 
significant multiple regression found to explain our eCFs with the physical, chemical and biological variables, 
linked CF values mainly to peaks M and T (DOM features) and, to a lesser extent, to temperature. It is interesting 
to note the opposite relation of eCFs with temperature in the multiple regression compared with the bivariate 
model. Both results are consistent, as these coefficients represent different processes in each correlation. The 
simple bivariate models represent the direct and complete relation between two variables, while multiple regres-
sions show the correlation with each variable excluding changes due to the others (discriminating processes).

In conclusion, this study showed that empirical leucine-to-carbon conversion factors decreased with depth, 
showing a wide range of variability throughout the water column for two stations in north-eastern Atlantic 
waters, resulting in a non-linear dependency of PHP with depth. Our results imply that the use of the theoreti-
cal factor of 1.55 kg C mol  Leu−1 6 in oceanic waters would lead to the underestimation of prokaryotic carbon 
production in epi- and upper mesopelagic waters, and to its overestimation in bathypelagic waters. In addition, 
for the first time, we have provided evidence of strong and significant links among eCFs, environmental variables, 
DOM, and bacterial community composition. An exploratory preliminary multiple regression model is provided 
as starting point for the estimation of conversion factors in open-ocean waters from relatively simple optical 
measurements and basic hydrographic observations that can be easily obtained in near real-time. This research 
illuminates dark-ocean biogeochemistry that is broadly consequential for reconstructing the global carbon cycle.

Methods
Sampling strategy. This study was carried out during the MODUPLAN 0814 cruise on board the RV 
Sarmiento de Gamboa (August 2014), visiting several stations along two perpendicular sections, off the coasts 
of Galicia (Finisterre section, 43°N, 9°W to 43°N, 14°W) and Cantabria (Santander section, 43°N, 3° 47′W to 
45°N, 3° 47′W) (Fig. 1) in the northern Atlantic Ocean. Vertical profiles, from surface to a maximum depth of 
5300 m (depending on the bathymetry of each station), as well as seawater sampling, were carried out using a 
CTD-ADCP-rosette system, provided with oxygen and fluorescence sensors as well as twenty-four 12-L Niskin 
bottles. Thus, along the cruise we performed: (1) hydrographic characterization (potential temperature, salinity 
and dissolved oxygen concentration) of the water column (for all the stations; Fig. 1); (2) experiments for the 
empirical determination of leucine-to-carbon conversion factors (at biological stations: 11, 111 and 115; Fig. 1); 
(3) determination of bacterial metabolism (leucine incorporation rate to estimate heterotrophic prokaryotic 
production, at biological stations; Fig. 1), (4) bacterial diversity (stations 11 and 115); and (5) DOM characteri-
zation (concentration of DOC and DOM optical properties, at biological stations; Fig. 1).

Since the eCFs were estimated at different depths of the water column, sampling depths were arranged into 
four layers: epipelagic (< 100 m), upper (100–450 m) and lower (450–1000 m) mesopelagic, and bathypelagic 
(> 1000 m).

Experimental setup for determining eCFs. With the aim of determining in situ factors to convert LIRs 
into carbon bacterial production, dilution experiments were performed at 500, 1000 and 2000 m in stations 11 
(Finisterre) and 115 (Santander), and at 50 and 100 m in station 111 (Finisterre). At each station and depth, the 
water sample was diluted (1:10) with 0.2 µm-filtered (Acropack 1000, Pall) seawater from the same sample and 
incubated in 2-L polycarbonate bottles in the dark at the corresponding in situ temperature (± 1.5 °C). Subsam-
ples were taken for estimating LIR, and biomass was determined by flow cytometry (see below) at 24-h intervals 
until bacteria reached the stationary growth phase, after 6–8 days since the beginning of the incubations.

Conversion factors were subsequently calculated following the cumulative  method44, which estimates the 
slope of the linear regression between prokaryotic biomass (y-axis) and leucine incorporation (x-axis), accumu-
lated at different time intervals during the time course incubations. One of the limitations of these experiments 
is that increases in leucine incorporation do not accurately reflect increases in bacterial biomass. This assump-
tion is often not met because of different processes (i.e. grazer influence and/or viral lysis)45,46. Hence, to derive 
resolvable slope values not all time points have been used (i.e. certain data points, where biomass decreases, 
were excluded).

Prokaryotic abundance and biomass. Total prokaryotic abundance during the dilution experiments 
was daily determined on board by flow cytometry, following the method previously described by Gasol et al.47. 
Prokaryotic cell counts were detected by their distinct signature in a plot of side scatter vs. green fluorescence 
using a FACSCalibur flow cytometer (Becton Dickinson). The biovolume of prokaryotic cells was estimated 
using the calibration obtained by Calvo-Díaz and Morán48 relating relative light side scatter (population SSC 
divided by bead SSC) to cell diameter, assuming spherical shape. Cell biovolume (BBv) was converted into car-
bon biomass (C; pg  cell−1) using the allometric relationship of  Norland49: C (pg  cell−1) = 0.12 ×  BBv0.72.
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Vertical profiles of LIR and PHP. In situ LIRs were measured using two different methods. The centrifu-
gation method was used for epi- and mesopelagic waters (≤ 1000 m)15, whilst the filtration  method15 was used 
for bathypelagic samples, because of their typically lower prokaryotic activity. Both methods used 3[H]-leucine 
(160 Ci mmol  L−1, GE Healthcare) at a final concentration of 5 nmol  L−1 15. Incubation time and sample volume 
were adjusted depending on the expected prokaryotic abundance and activity. For the centrifugation method, 
three replicates of 1.2-mL and two TCA-killed blanks (5% final concentration) were incubated in the dark and 
at simulated in  situ temperature (± 1.5  °C), for 2 to 6  h. The incubations were stopped by adding TCA (5% 
final concentration). Prokaryotic proteins were precipitated by two successive centrifugation steps (12,000 rpm, 
10 min), including one 1-mL 5% TCA wash, following Kirchman et al.50 with slight  modifications51. For the fil-
tration method, 40-mL samples, in duplicate, plus two formaldehyde-killed blanks (2% final concentration) were 
incubated in the dark at in situ temperature for 6 to 24 h. Subsequently, the incubations were stopped by adding 
formaldehyde (2% final concentration), filtered through 0.2-µm polycarbonate filters (25 mm of diameter, Mil-
lipore), and rinsed twice with 10-mL of 5% ice-cold TCA. Finally, the filters were air dried and transferred to 
scintillation vials.

For both centrifugated and filtered samples, radioactivity was measured in a scintillation counter (Perkin-
Elmer TriCarb 3100TR) after at least 18 h since the addition of the scintillation cocktail (Ultima Gold XR). The 
disintegrations per minute (DPMs) of the blanks were subtracted from the mean DPMs of the respective samples, 
and the resultant DPMs were converted into  LIRs51.

From LIR estimates, PHP (μmol C  m−3  d−1) was calculated as PHP = LIR * CF, where CF is the leucine-to-
carbon conversion factor expressed in kg C mol  Leu−1. The theoretical PHP was determined by applying the 
theoretical CF proposed by Simon and  Azam6, 1.55 kg C mol  Leu−1, while the empirical PHP was determined 
by applying the in situ eCFs obtained in this study.

DNA extraction, amplification, sequencing, and bioinformatics. Seawater samples for DNA anal-
yses were collected at each sampling depth by filtering 10–15 L through 0.22-µm Sterivex filters (Millipore). 
Then, 1.8 mL of lysis buffer (40 Mm EDTA, 50 mMTRIS-HCl, 0.75 M saccharose) was added to the cartridge 
filter and they were stored at − 80 °C until further analysis. The DNA extraction was performed following the 
phenol–chloroform extraction method described by Massana et al.52 with slight  modifications15. Cell lysis was 
performed by a 45-min digestion with freshly-made lysozyme (1 mg  mL−1 final concentration) at 37 °C, fol-
lowed by a 60-min proteinase K digestion (0.2 mg  mL−1 final concentration) with sodium dodecyl sulfate (SDS) 
(10%) at 55 °C. Then, DNA was extracted twice in phenol:chloroform:IAA (25:24:1) and once in chloroform:IAA 
(24:1). The extracted DNA was concentrated using an Amicon Ultracel 100 k filter unit (Millipore). DNA con-
centration and purity were quantified according to the A260/A280 ratio using a Nanodrop spectrophotometer 
(Thermo Scientific, EEUU). Nucleic acid extracts were stored at − 20 °C until further analysis.

The V3 to V4 regions of the 16S rRNA gene were amplified by implementing the polymerase chain reaction 
(PCR) technique, using the primer pairs 341F and 805R for  Bacteria53. The 20-µL PCR mixture contained 2 µL of 
the corresponding primer set (1 µL and 10 µM each), 2 µL 10 × PCR Buffer (Invitrogen), 1.2 µL  MgCl2 (25 mM), 
0.4 µL dNTP (10 mM), 1.25 U Taq polymerase (Platinum, Invitrogen) and 1 µL of DNA templates (approximately 
20 ng) and completed with sterilized ultrapure water. PCR amplification was performed by using a Mastercycler 
(Eppendorf). Cycling conditions for amplification of DNA were 94 °C, 5 min; 30 cycles of 94 °C, 1 min; 57.5 °C, 
1 min; 72 °C, 2 min and 72 °C, 10 min)53. PCR products were checked for quality control on a 1% (w/v) agarose 
gel electrophoresis, cleaned and purified with 5-Prime ArchivePure purification kit (Fisher Scientific), and kept 
at − 20 °C until further analysis.

DNA was analyzed in an Illumina Miseq platform using 2 × 250 bp paired-end approaches. From raw sequence 
data, primers and spurious sequences were trimmed using cutadapt trimming ~ 50 bp. Exact ASVs were dif-
ferentiated by using dada254 implemented in  R55. The approach is threshold free, inferring exact variants up to 
one nucleotide of difference using the Q scores in a probability model. This pipeline was implemented through 
the high-performance supercomputing resources belonging to the Centro Tecnolóxico de Supercomputación de 
Galicia (CESGA). Sequences were aligned against SILVA 132 16S rRNA  database56 as reference. Finally, singletons 
(ASVs found only once in the final ASV table) were excluded, as they have been shown to be likely the result of 
PCR or sequencing  errors57. The number of reads per sample ranged from 6,513 to 31,282 in Finisterre and from 
9,674 to 25,499 in Santander, with a total of 213,576 reads. The dataset was thus rarefied to the lowest number 
of reads per sample (6,513 reads) to enable diversity comparisons among samples. ASV richness and diversity 
metrics were determined implementing the function estimateR (vegan package,58) in  R55.

DOC concentration and DOM optical properties. All DOM samples above 200 m were filtered under 
positive pressure of nitrogen using an acid-clean all-glass system and combusted (450 °C) GFF filters. Water 
samples for DOC analysis were collected in combusted (450 °C) glass ampoules, and acidified with  H3PO4 to 
pH < 2. The ampoules were heat-sealed and DOC concentrations were determined with a Shimadzu TOC-VCSH 
analyzer by high-temperature Pt-catalytic  oxidation59. Samples were calibrated daily with potassium hydrogen 
phthalate (99.95–100.05%, p.a., Merck) and the precision of the measurements was 1 µmol C  L−1. The accuracy 
of the system was checked with the reference samples supplied by D. A. Hansell (University of Miami, USA).

DOM optical properties were measured on board by pouring directly 5–25 mL of seawater/filtrate in the 
corresponding optical cell. FDOM was measured using a Perkin Elmer LS55 spectrophotometer, following the 
method by Nieto-Cid et al.18, in two excitation/emission wavelengths: (1) 320 nm/410 nm (peak M), and (2) 
280 nm/350 nm (peak T). Samples were calibrated against quinine sulfate so the results are given in quinine 
sulfate units (QSU). On the other hand, the absorption spectra of the chromophoric DOM was obtained by 
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scanning samples between 250 and 700 nm wavelengths, which provide the absorption coefficients a254, a340, 
a365 and s275-29560, using a Beckman Coulter DU800 spectrophotometer equipped with 10 cm quartz cells.

Statistical analysis. The normality of the variables was tested with the Shapiro–Wilk  test61. Then, Pearson 
correlation  test62, performed in XLSTAT 63, was used to determine the bivariate correlation between eCFs and 
the hydrographic features, the DOM optical properties and bacterial diversity. Multiple linear regression models 
were adjusted using the package STATISTICA by StatSoft.

In order to study the variability of PHP with depth, linear and second order polynomial regression models 
were fitted to data. The best fitted model was selected according to the lowest value of the Akaike’s Information 
Criterion (AIC)64. Then, one-way analysis of variance (ANOVA) was applied in order to test for significant differ-
ences between mean empirical and theoretical PHP. A Tukey’s post hoc test was used to determine which depth 
layers (epipelagic, upper and lower mesopelagic, and bathypelagic) were significantly different from each other.

To compare bacterial community composition among depth layers, an analysis of similarity (ANOSIM), 
based on Bray–Curtis dissimilarity, was implemented. Then, a SIMPER analysis determined the main ASVs 
responsible for the Bray–Curtis dissimilarity between each pair of  groups65. Both analyses were implemented 
with the vegan  package58 in  R55.

All “count zeros” were replaced in the microbial absolute abundance matrix by the Bayesian multiplicative 
method (function cmultRepl in the zCompositions package in R), according to Quinn et al.66. Then, centered 
log-ratio (CLR) transformation of abundances was performed through the function clr (MASS package). Finally, 
linear and second order polynomial regression models were fitted to the relationship between eCFs and the aver-
aged (all depths within each depth layer) (CLR) transformed abundance of ASVs/phylotypes. Again, the best 
fitted model was selected according to the lower AIC value.

All the statistical analysis were performed in  R55 unless otherwise specified.

Received: 23 July 2021; Accepted: 9 November 2021

References
 1. Yamada, N., Fukuda, H., Ogawa, H., Saito, H. & Suzumura, M. Heterotrophic bacterial production and extracellular enzymatic 

activity in sinking particulate matter in the western North Pacific Ocean. Front. Microbiol. 3, 379. https:// doi. org/ 10. 3389/ fmicb. 
2012. 00379 (2012).

 2. del Giorgio, P., Cole, J. & Cimbleris, A. Respiration rates in bacteria exceed phytoplankton production in unproductive aquatic 
systems. Nature 385, 148–151 (1997).

 3. Teira, E. et al. Sample dilution and bacterial community composition influence empirical leucine-to-carbon conversion factors in 
surface waters of the world’s oceans. Appl. Environ. Microbiol. 81, 8224–8232 (2015).

 4. Dobal-Amador, V. et al. Vertical stratification of bacterial communities driven by multiple environmental factors in the waters 
(0–5000 m) off the Galician coast (NW Iberian margin). Deep-Sea Res. I(114), 1–11 (2016).

 5. Kirchman, D., Ducklow, H. W. & Mitchell, R. Estimates of bacterial growth from changes in uptake rates and biomass. Appl. 
Environ. Microbiol. 44, 1296–1307 (1982).

 6. Simon, M. & Azam, F. Protein content and protein synthesis rates of planktonic marine bacteria. Mar. Ecol. Prog. Ser. 51, 201–213 
(1989).

 7. Ducklow, H. Bacterial production and biomass in the ocean. In Microbial Ecology of the Oceans (ed. Kirchman, D.) 85–120 (Wiley, 
2000).

 8. Varela, M. M., Bode, A., Morán, X. A. G. & Valencia, J. Dissolved organic nitrogen (DON) release and bacterial activity in the 
upper layers of the Atlantic Ocean. Microb. Ecol. 51, 487–500 (2006).

 9. Calvo-Díaz, A. & Morán, X. A. G. Empirical leucine-to-carbon conversion factors for estimating heterotrophic bacterial produc-
tion: Seasonality and predictability in a temperate coastal ecosystem. Appl. Environ. Microbiol. 75, 3216–3221 (2009).

 10. Alonso-Sáez, L., Pinhassi, J., Pernthaler, J. & Gasol, J. M. Leucine-to-carbon empirical conversion factor experiments: Does bacte-
rial community structure have an influence?. Environ. Microbiol. 12, 2988–2997 (2010).

 11. Gasol, J. M. et al. Mesopelagic prokaryotic bulk and single-cell heterotrophic activity and community composition in the NW 
Africa-Canary Islands coastal-transition zone. Prog. Oceanogr. 83, 189–196 (2009).

 12. Baltar, F., Aristegui, J., Gasol, J. M. & Herndl, G. Prokaryotic carbon utilization in the dark ocean: Growth efficiency, leucine-to-
carbon conversion factors, and their relation. Aquat. Microb. Ecol. 60, 227–232 (2010).

 13. Varela, M. M., Rodríguez-Ramos, T., Guerrero-Feijóo, E. & Nieto-Cid, M. Changes in activity and community composition shape 
bacterial responses to size-fractionated marine DOM. Front. Microbiol. 11, 586148. https:// doi. org/ 10. 3389/ fmicb. 2020. 586148 
(2020).

 14. Sarmento, H., Morana, C. & Gasol, J. M. Bacterioplankton niche partitioning in the use of phytoplankton-derived dissolved organic 
carbon: Quantity is more important than quality. ISME J. 10, 2582–2592 (2016).

 15. Guerrero-Feijóo, E. et al. Optical properties of dissolved organic matter relate to different depth-specific patterns of archaeal and 
bacterial community structure in the North Atlantic Ocean. FEMS Microbiol. Ecol. 93, 1–14 (2017).

 16. Helms, J. R. et al. Absorption spectral slopes and slope ratios as indicators of molecular weight, source and photobleaching of 
chromophoric dissolved organic matter. Limnol. Oceanogr. 51, 2170–2180 (2008).

 17. Stedmon, C. A. & Nelson, N. B. The optical properties of DOM in the ocean. In Biogeochemistry of Marine Dissolved Organic Matter 
(eds Hansell, D. A. & Carlson, C. A.) 481–508 (Academic Press, 2015).

 18. Nieto-Cid, M., Álvarez-Salgado, X. A. & Pérez, F. F. Microbial and photochemical reactivity of fluorescent dissolved organic matter 
in a coastal upwelling system. Limnol. Oceanogr. 51, 1391–1400 (2006).

 19. Rodríguez-Ramos, T., Nieto-Cid, M., Auladell, A., Guerrero-Feijóo, E. & Varela, M. M. Vertical niche partitioning of archaea and 
bacteria linked to shifts in dissolved organic matter quality and hydrography in North Atlantic waters. Front. Mar. Sci. 8, 673171. 
https:// doi. org/ 10. 3389/ fmars. 2021. 673171 (2021).

 20. Bode, A., Álvarez-Osorio, M. T., Cabanas, J. M., Miranda, A. & Varela, M. Recent trends in plankton and upwelling intensity off 
Galicia (NW Spain). Prog. Oceanogr. 83, 342–350 (2009).

 21. Teira, E. et al. Plankton carbon budget in a coastal wind-driven upwelling station off A Coruña (NW Iberian Peninsula). Mar. Ecol. 
Prog. Ser. 265, 31–43 (2003).

https://doi.org/10.3389/fmicb.2012.00379
https://doi.org/10.3389/fmicb.2012.00379
https://doi.org/10.3389/fmicb.2020.586148
https://doi.org/10.3389/fmars.2021.673171


12

Vol:.(1234567890)

Scientific Reports |        (2021) 11:24370  | https://doi.org/10.1038/s41598-021-03790-y

www.nature.com/scientificreports/

 22. Ruiz-Villarreal, M. et al. Oceanographic conditions in North and Northwest Iberia and their influence on the Prestige oil spill. 
Mar. Pollut. Bull. 53, 220–238 (2006).

 23. Lavin, A. et al. The Bay of Biscay: The encountering of the ocean and the shelf. In The Sea, Volume 14B: The Global Coastal Ocean 
(eds Robinson, A. & Brink, K.) 993–1001 (Harvard University Press, 2006).

 24. Pedrós-Alió, C., Calderón-Paz, J. I., Guixa-Boixereu, N., Estrada, M. & Gasol, J. M. Bacterioplankton and phytoplankton biomass 
and production during summer stratification in the northwestern Mediterranean Sea. Deep-Sea Res. I(46), 985–1019 (1999).

 25. Barbosa, A. B. et al. Short-term variability of heterotrophic bacterioplankton during upwelling off the NW Iberian margin. Prog. 
Oceanogr. 51, 339–359 (2001).

 26. Morán, X. A., Gasol, J. M., Pedrós-Alió, C. & Estrada, M. Partitioning of phytoplankton organic carbon production and bacterial 
production along a coastal-offshore gradient in the NE Atlantic during different hydrographic regimes. Aquat. Microb. Ecol. 29, 
239–252 (2002).

 27. Martínez-García, S. et al. Differential responses of phytoplankton and heterotrophic bacteria to organic and inorganic nutrient 
additions in coastal waters off the NW Iberian Peninsula. Mar. Ecol. Prog. Ser. 416, 17–33 (2010).

 28. Li, X., Xu, J., Shi, Z., Li, Q. & Li, R. Variability in the empirical leucine-to-carbon conversion factors along an environmental gradi-
ent. Acta Oceanol. Sin. 37, 77–82 (2018).

 29. Doval, M. D., Nogueira, E. & Pérez, F. F. Spatio-temporal variability of the thermohaline and biogeochemical properties and dis-
solved organic carbon in a coastal embayment affected by upwelling: The Ría de Vigo (NW Spain). J. Mar. Sys. 14, 135–150 (1998).

 30. Valencia, J. et al. Variations in planktonic bacterial biomass and production, and phytoplankton blooms off A Coruña (NW Spain). 
Sci. Mar. 67, 143–157 (2003).

 31. Bode, A., Álvarez-Osorio, M. T. & Varela, M. Phytoplankton and macrophyte contributions to littoral food webs in the Galician 
upwelling estimated from stable isotopes. Mar. Ecol. Prog. Ser. 318, 89–102 (2006).

 32. Bode, A., Varela, M., Canle, M. & González, N. Dissolved and particulate organic nitrogen in shelf waters of northern Spain during 
spring. Mar. Ecol. Prog. Ser. 214, 43–54 (2001).

 33. Lønborg, C. & Álvarez-Salgado, X. A. Tracing dissolved organic matter cycling in the eastern boundary of the temperate North 
Atlantic using absorption and fluorescence spectroscopy. Deep Res. Part I 85, 35–46 (2014).

 34. Lønborg, C., Yokokawa, T., Herndl, G. & Álvarez-Salgado, X. A. Production and degradation of fluorescent dissolved organic 
matter in surface waters of the eastern North Atlantic Ocean. Deep Res. Part I(96), 28–37 (2015).

 35. Lønborg, C., Davidson, K., Álvarez-Salgado, X. A. & Miller, A. E. J. Bioavailability 904 and bacterial degradation rates of dissolved 
organic matter in a temperate coastal area 905 during an annual cycle. Mar. Chem. 113, 219–226 (2009).

 36. Teira, E. et al. Plankton carbon budget in a coastal wind-driven upwelling station off A Coruna (NW Iberian Peninsula). Mar. Ecol. 
Prog. Ser. 265, 31–43 (2003).

 37. Álvarez-Salgado, X. A., Arístegui, J., Barton, E. D. & Hansell, D. A. Contribution of upwelling filaments to offshore carbon export 
in the subtropical Northeast Atlantic Ocean. Limnol. Oceanogr. 52, 1287–1292 (2007).

 38. Álvarez-Salgado, X. A. et al. Off-shelf fluxes of labile materials by an upwelling filament in the NW Iberian Upwelling System. 
Prog. Oceanogr. 51, 321–337 (2001).

 39. del Giorgio, P. A. et al. Coherent patterns in bacterial growth, growth efficiency, and leucine metabolism along a northeastern 
Pacific inshore-offshore transect. Limnol. Oceanogr. 56, 1–16 (2011).

 40. Aristegui, J., Gasol, J. M., Duarte, C. M. & Herndl, G. J. Microbial oceanography of the dark ocean’s pelagic realm. Limnol. Oceanogr. 
54, 1501–1529 (2009).

 41. Herndl, G. J. & Reinthaler, T. Microbial control of the dark end of the biological pump. Nat. Geosci. 6, 718–724 (2013).
 42. Landry, Z., Swan, B. K., Herndl, G. J., Stepanauskas, R. & Giovannoni, S. J. SAR202 genomes from the dark ocean predict pathways 

for the oxidation of recalcitrant dissolved organic matter. MBio 8, e00413-17. https:// doi. org/ 10. 1128/ mBio. 00413- 17 (2017).
 43. Catalá, T. et al. Dissolved Organic Matter (DOM) in the open Mediterranean Sea. I. Basin–wide distribution and drivers of 

chromophoric DOM. Prog. Oceanogr. 165, 35–51 (2018).
 44. Bjørnsen, P. K. & Kuparinen, J. Determination of bacterioplankton biomass, net production and growth efficiency in the Southern 

Ocean. Mar. Ecol. Prog. Ser. 71, 185–194 (1991).
 45. Weinbauer, M. G. et al. Synergistic and antagonistic effects of viral lysis and protistan grazing on bacterial biomass, production 

and diversity. Environ. Microbiol. 9(3), 777–788 (2007).
 46. Evans, C. et al. Shift from carbon flow through the microbial loop to the viral shunt in coastal Antarctic waters during austral 

summer. Microorganisms 9, 460 (2021).
 47. Gasol, J. M., Zweifel, U., Peters, F., Fuhrman, J. D. & Hagström, H. Significance of size and nucleic acid content heterogeneity as 

measured by flow cytometry in Natural Planktonic Bacteria. Appl. Environ. Microbiol. 65, 104475–104483 (1999).
 48. Calvo-Díaz, A. & Morán, X. A. G. Seasonal dynamics of picoplankton in shelf waters of the southern Bay of Biscay. Aquat. Microb. 

Ecol. 42, 159–174 (2006).
 49. Norland, S. The relationship between biomass and volume of bacteria. In Handbook of Methods in Aquatic Microbial Ecology (eds 

Kemp, P. F. et al.) 303–307 (CRC Press, 1993).
 50. Kirchman, D., Knees, E. & Hodson, R. Leucine incorporation and its potential as a measure of protein synthesis by bacteria in 

natural aquatic systems. Appl. Environ. Microbiol. 49, 599–607 (1985).
 51. Smith, D. C. & Azam, F. A simple, economical method for measuring bacterial protein synthesis rates in seawater using 3H-leucine. 

Mar. Microb. Food Webs 6, 107–114 (1992).
 52. Massana, R. et al. Vertical distribution and phylogenetic characterization of marine planktonic Archaea in the Santa Barbara 

Channel. Appl. Environ. Microbiol. 63, 50–56 (1997).
 53. Herlemann, D. P. et al. Transitions in bacterial communities along the 2000km salinity gradient of the Baltic Sea. ISME J. 5, 

1571–1579 (2011).
 54. Callahan, B. J., McMurdie, P. J. & Holmes, S. P. Exact sequence variants should replace operational taxonomic units in marker-gene 

data analysis. ISME J. 11, 2639–2643 (2017).
 55. R Core Team. R: A language and environment for statistical computing http:// www.r- proje ct. org (2018).
 56. Quast, C. et al. The SILVA ribosomal RNA gene database project: Improved data processing and web-based tools. Nucleic Acids 

Res. 41, D590–D596 (2013).
 57. Huse, S. M., Welch, D. M., Morrison, H. G. & Sogin, M. L. Ironing out the wrinkles in the rare biosphere through improved OTU 

clustering. Environ. Microbiol. 12, 1889–1898 (2010).
 58. Oksanen, J. et al. vegan: Community Ecology Package. R package version 2.4–6 http:// www. CRAN.R- proje ct. org/ packa ge= vegan 

(2018).
 59. Álvarez-Salgado, X. A. & Miller, A. E. J. Simultaneous determination of dissolved organic carbon and total dissolved nitrogen in 

seawater by high temperature catalytic oxidation: Conditions for precise shipboard measurements. Mar. Chem. 62, 325–333 (1998).
 60. Green, S. A. & Blough, N. V. Optical absorption and fluorescence properties of chromophoric dissolved organic matter in natural 

waters. Limnol. Oceanogr. 29, 1903–1916 (1994).
 61. Shapiro, S. S. & Wilk, M. B. An analysis of variance test for normality (complete samples). Biometrika 52, 591–611 (1965).
 62. Pearson, K. Notes on the history of correlation. Biometrika 13, 25–45 (1920).
 63. Addinsoft XLSTAT statistical and data analysis solution http:// www. xlstat. com (2020).

https://doi.org/10.1128/mBio.00413-17
http://www.r-project.org
http://www.CRAN.R-project.org/package=vegan
http://www.xlstat.com


13

Vol.:(0123456789)

Scientific Reports |        (2021) 11:24370  | https://doi.org/10.1038/s41598-021-03790-y

www.nature.com/scientificreports/

 64. Burnham, K. & Anderson, D. Information and Likelihood Theory: A Basis for Model Selection and Inference in Model Selection 
and Inference: A Practical Information-Theoretic Approach 60–64 (Springer, 2002).

 65. Clarke, K. Nonparametric multivariate analyses of changes in community structure. Austral Ecol. 18, 117–143 (1993).
 66. Quinn, T. P. et al. A field guide for the compositional analysis of any-omics data. GigaScience 8, giz107. https:// doi. org/ 10. 1093/ 

gigas cience/ giz107 (2019).

Acknowledgements
We thank the crew of the R/V Sarmiento de Gamboa and the staff of the Technical Support unit (UTM) for their 
assistance during the work at sea. Special acknowledge to F. Eiroa for her skillful flow cytometry analysis, to V. 
Vieitez, D. Roque and M. Pazó for their help with DOM measurements. Bioinformatic analyses were partially run 
at the Centro de Supercomputación de Galicia (CESGA). Funding for sampling and analyses was supported by 
the projects “Fuentes de Materia Orgánica y Diversidad Funcional del Microplancton en las aguas profundas del 
Atlántico Norte” (MODUPLAN, Ref. CTM 2011-24008, 2012-2015, Plan Nacional I+D+I; https:// modup lansa 
rmien to2014. wordp ress. com/) to M.M.V., and “Deep Standard Oceanographic Sections monitoring program 
RADIALES-PROFUNDOS”, funded by the Instituto Español de Oceanografía (IEO). Additional funding was 
provided by the Axencia Galega de Innovación (GAIN, Xunta de Galicia) through IEO-GAIN Programme Con-
tracts (Contratos Programa). M.N.-C. was funded by the projects HOTMIX and FERMIO (MINECO, CTM2011-
30010-C02-MAR and CTM2014-57334-JIN, respectively), both co-financed with FEDER funds. T.R.-R. was 
supported by MICINN program “Personal Técnico de Apoyo a la Investigación” (PTA, Ref. PTA2015-10948-I) 
and the project iFADO (Innovation in the Framework of the Atlantic Deep Ocean (EAPA_165/2016), financed 
by the INTERREG Atlantic Area. E.G.-F. was supported by the BIO-PROF and MODUPLAN projects. C.P.O.-P. 
was supported by The Nippon Foundation and the Partnership for Observation of the Global Ocean through the 
NF-POGO Shipboard Training Fellowship. Part of the results described in this manuscript are included in the 
Master’s thesis of C. Pamela Orta-Ponce: Empirical leucine-to-carbon conversion factors for estimating bacterial 
heterotrophic production: relationship with microbial diversity and the quality of organic matter (Universidad 
de Coruña, 2018; http:// hdl. handle. net/ 2183/ 21497).

Author contributions
M.M.V. conceived the study, including the main hypothesis and objectives of the manuscript, and she was the 
MODUPLAN cruise leader. M.M.V., M.N.-C. and E.G.-F. performed the onboard samplings and analysis. E.T. 
and A. B. helped with the carbon conversion incubations. T.R.-R. performed the bioinformatics to analyze 
sequencing data. C.P.O.-P. and T.R.-R. performed the analysis, and together with M.M.V. the interpretation of 
the data. C.P.O.-P drafted the manuscript. All authors read, edited and approved the final manuscript.

Competing interests 
The authors declare no competing interests.

Additional information
Supplementary Information The online version contains supplementary material available at https:// doi. org/ 
10. 1038/ s41598- 021- 03790-y.

Correspondence and requests for materials should be addressed to C.P.O.-P.

Reprints and permissions information is available at www.nature.com/reprints.

Publisher’s note Springer Nature remains neutral with regard to jurisdictional claims in published maps and 
institutional affiliations.

Open Access  This article is licensed under a Creative Commons Attribution 4.0 International 
License, which permits use, sharing, adaptation, distribution and reproduction in any medium or 

format, as long as you give appropriate credit to the original author(s) and the source, provide a link to the 
Creative Commons licence, and indicate if changes were made. The images or other third party material in this 
article are included in the article’s Creative Commons licence, unless indicated otherwise in a credit line to the 
material. If material is not included in the article’s Creative Commons licence and your intended use is not 
permitted by statutory regulation or exceeds the permitted use, you will need to obtain permission directly from 
the copyright holder. To view a copy of this licence, visit http:// creat iveco mmons. org/ licen ses/ by/4. 0/.

© The Author(s) 2021

https://doi.org/10.1093/gigascience/giz107
https://doi.org/10.1093/gigascience/giz107
https://moduplansarmiento2014.wordpress.com/
https://moduplansarmiento2014.wordpress.com/
http://hdl.handle.net/2183/21497
https://doi.org/10.1038/s41598-021-03790-y
https://doi.org/10.1038/s41598-021-03790-y
www.nature.com/reprints
http://creativecommons.org/licenses/by/4.0/

	Empirical leucine-to-carbon conversion factors in north-eastern Atlantic waters (50–2000 m) shaped by bacterial community composition and optical signature of DOM
	Results
	Hydrographic characterization of the study area. 
	Empirical leucine-to-carbon CFs and derived PHP throughout the water column. 
	Vertical variability in bacterial diversity and community composition. 
	Vertical variability of DOM. 
	Relationships between eCFs and hydrography, DOM and bacterial diversity. 

	Discussion
	Methods
	Sampling strategy. 
	Experimental setup for determining eCFs. 
	Prokaryotic abundance and biomass. 
	Vertical profiles of LIR and PHP. 
	DNA extraction, amplification, sequencing, and bioinformatics. 
	DOC concentration and DOM optical properties. 
	Statistical analysis. 

	References
	Acknowledgements


